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Abstract

Significance: Fluorescence lifetime imaging microscopy (FLIM) measures the decay rate of
fluorophores, thus providing insights into molecular interactions. FLIM is a powerful molecular
imaging technique that is widely used in biology and medicine.

Aim: This perspective highlights some of the major advances in FLIM instrumentation, analysis,
and biological and clinical applications that we have found impactful over the last year.

Approach: Innovations in FLIM instrumentation resulted in faster acquisition speeds, rapid im-
aging over large fields of view, and integration with complementary modalities such as single-
molecule microscopy or light-sheet microscopy. There were significant developments in FLIM
analysis with machine learning approaches to enhance processing speeds, fit-free techniques to
analyze images without a priori knowledge, and open-source analysis resources. The advantages
and limitations of these recent instrumentation and analysis techniques are summarized. Finally,
applications of FLIM in the last year include label-free imaging in biology, ophthalmology, and
intraoperative imaging, FLIM of new fluorescent probes, and lifetime-based Förster resonance
energy transfer measurements.

Conclusions: A large number of high-quality publications over the last year signifies the grow-
ing interest in FLIM and ensures continued technological improvements and expanding appli-
cations in biomedical research.
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1 Introduction

The fluorescence lifetime is the average time that a fluorophore remains in an excited state before
returning to the ground state and emitting a photon. The fluorescence lifetime is sensitive to the
environment of the fluorophore, including pH, temperature, viscosity, and binding state.
Fluorescence lifetime imaging microscopy (FLIM) provides information on molecular inter-
actions that are advantageous for biological and medical imaging. FLIM captures the decay time
of fluorophores at each pixel of the image, and therefore, provides unique information compared
to intensity (photon flux) or spectral (photon wavelength or energy) imaging of fluorescence.
Unlike intensity-based measurements, lifetime is self-referenced and independent of the absolute
number of photons. Therefore, FLIM is not corrupted by variations in intensity between pixels.
Our previous review covered the fundamentals of FLIM instrumentation and analysis, along with
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applications to live cell and tissue imaging.1 The goal of this perspective paper is to provide
updates of innovations in FLIM which we, as experts in the field, found impactful within the
last year. These new developments have been categorized into advances in instrumentation, new
approaches to FLIM data analysis, and recent applications of FLIM in biology and medicine.
The developments covered in this perspective are not exhaustive and innovations in FLIM instru-
mentation, analysis, and applications are ongoing. For a more comprehensive review on FLIM,
readers are encouraged to refer to other publications.1–5

2 Advances in Instrumentation

2.1 Fast FLIM Techniques

FLIM instrumentation has seen major advancements in recent years. FLIM is typically charac-
terized by slow acquisition speed because high photon counts are needed for accurate decay rate
estimation. Thus recent efforts have focused on improving FLIM instrumentation to increase
acquisition speed. Karpf et al.6 developed the spectrotemporal laser imaging by diffracted exci-
tation (SLIDE) microscope that achieves high-speed imaging by employing an electro-optic
modulator, and high-speed swept source Fourier-domain mode-locked (FDML) laser, the output
of which is then passed through a diffraction element. This results in spectrotemporal encoding
of each pulse such that the wavelength provides point scanning, and the temporal information is
used for signal to pixel mapping. The fluorescence is then demodulated using a fast digitizer
to generate FLIM images. Figure 1(a) (left panel) shows a simplified schematic of the SLIDE
microscope. The authors report FLIM acquisition speed of a million pixels per second. However,
the limitation of this microscope is the requirement of bright samples for generating high photon
count rates and higher two-photon excitation powers (∼10 to 100 mW). Alternatively, field
programmable gate arrays (FPGA) can provide a fast FLIM modality in conventional FLIM
collection schemes [Fig. 1(a), right panel]. A real-time digital frequency domain FLIM system
using FPGAs at 250 MS∕s was implemented by Serafino et al.7 that is capable of simultaneous
three-channel detection using avalanche photodiodes (APD).

2.2 Wide-Field FLIM

Wide-field FLIM can image a larger field of view (FOV) by employing single-photon ava-
lanche diode (SPAD) arrays or SPAD detectors with complementary-metal-oxide semiconduc-
tor (CMOS) technology, which has gained popularity in the last year. SPAD arrays can have
temporal resolution in picoseconds and single-photon sensitivity that is advantageous for life-
time measurements. Figure 1(b) shows a schematic of a SPAD array. Lagarto et al. used a
SPAD array (32 × 64 SPADs) detection scheme coupled with a fiber-optic probe for real-time
FLIM and spectral imaging on a macroscopic scale.8 Lifetime was estimated using the phasor
approach in real time using time-correlated single-photon counting (TCSPC). Additionally,
multispectral FLIM was implemented by Ghezzi et al.9 using an 18 × 1 linear SPAD array.
Moreover, Zickus et al.10 aimed for real-time FLIM using a time-gated SPAD array capable
of achieving widefield FLIM of 500 × 1024 pixels with lifetime estimation performed by a
custom artificial neural network (ANN) that was trained on simulated lifetime decay curves.
Given the advantages of the SPAD array (Table 1), this technology is likely to increase in
popularity for FLIM.

2.3 Single-Molecule FLIM

A super-resolution microscope that can also acquire lifetime data is advantageous for detecting
fluorophores with similar spectral properties and for lifetime-based Förster resonance energy
transfer (FRET) measurements. Thiele et al.11 combined a single-molecule localization micros-
copy (SMLM) technique such as direct stochastic optical reconstruction microscopy (dSTORM)
and DNA points accumulation for imaging in nanoscale topography (DNA-PAINT) with
FLIM [Fig. 1(b)]. Data were collected using a single APD and TSCPC electronics to generate
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Fig. 1 Advances in FLIM instrumentation. (a) Left panel: simplified schematics of SLIDE micro-
scope that uses swept-source FDML laser that is pulse modulated such that each pulse is
encoded both spectrally and in time, resulting in sequential pixel-wise excitation. This technique,
along with a fast digitizer, achieves FLIM acquisition at high speed. Adapted with permission from
Ref. 6. Right panel: simplified illustration of frequency domain lifetime imaging system imple-
mented with FPGAs that modulates the excitation laser and digitizes the emissions using fixed
gain APDs. Stylized image representing original publication with the permission of AIP
Publishing.7 (b) Schematics of time-gated SPAD array consisting of SPAD photodiode and elec-
tronics to measure individual photon arrival times. Cross-sectional view of a SPAD showing key
components—diode anode and cathode. FLIM systems implemented with SPAD arrays provide
fast FLIM acquisition from large samples. (c) Super-resolved FLIM is acquired with SMLM tech-
niques. Stylized illustration adapted with permission from Ref. 11 shows intensity frames including
single-molecule localizations, single-molecule lifetime map, and histogram of photon arrival times
for two indicated single-molecule localizations. (d) Simplified schematic showing FLIM with light-
sheet illumination scheme that results in volumetric FLIM, adapted with permission from Ref. 13.
(e) Simplified schematics showing fiber-optic-based FLIM system with TCSPC electronics for time
domain FLIM data acquisition. Also shown are white light image of surgical FOV and FLIM FOV
with augmented lifetime map overlay. Adapted with permission from Refs. 15 and 16. References
to all relevant papers for each section have been noted.
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two-channel images. Super-resolved separation of two species was achieved by Baysian pattern
matching on confocal FLIM data. Figure 1(c) shows schematics of single-molecule FLIM with
representative lifetime decays from two single-molecule localizations. This is the first time that
super-resolved single-molecule localization FLIM was demonstrated, which provides a simpler
alternative to point-spread function engineering methods such as stimulated emission depletion
(STED). In a subsequent work, this group implemented a TCSPC-camera-based wide-field sin-
gle-molecule localization approach for super-resolution imaging using a similar pattern match-
ing method.12

2.4 Light-Sheet FLIM

FLIM with a light-sheet illumination scheme enables volumetric lifetime data acquisition in
large samples [Fig. 1(d)]. Hirvonen et al. merged wide-field TCSPC FLIM with light-sheet
microscopy and microchannel plate detectors with a delay-line position sensitive anode.13

More recently, a digitally scanned laser light-sheet microscope with FLIM capabilities was
implemented by Li et al.14 In this work, a gated optical intensifier (GOI) with a sCMOS camera
was used for wide-field time-gated imaging.

2.5 Fiber-Optic Clinical FLIM

Fiber-optics-based lifetime imaging enables FLIM for clinical applications. Marsden et al.
presented a novel lifetime system based on fiber-optics excitation and detection. The point
measurement system can be used intraoperatively and is capable of real-time processing
(>30 frames per second).15 A similar real-time fiber-based system, simplified schematic shown
in Fig. 1(e), was also implemented by Lagarto et al.16 that combined TSCPC detection and
phasor analysis.

Table 1 summarizes some of the advantages and limitations of the instrumentation
discussed.

Table 1 Advantages and limitations of recent advances in FLIM instrumentation and analysis.

Technique Advantage Limitation

FLIM instrumentation

Fast FLIM techniques Visualizes fast dynamics Requires additional electronics

Wide-field FLIM with
SPAD arrays

Faster image acquisition from
large samples

Microlens arrays needed to mitigate
the fill factor of SPAD arrays

Time-gating mode requires special
noise-optimized processing and time-to-digital
converters with onboard TCSPC electronics17

Single molecule FLIM Super-resolution FLIM images Requires additional data analysis
(e.g., pattern matching)

Light-sheet FLIM Volumetric visualization
of large samples

FLIM cameras are in early stages of
development so photon detection
efficiency is still low

Fiber-optic clinical FLIM Enables clinical applications Fiber transmission loss

FLIM analysis

Cell classifiers Provides biological relevance Requires expert annotation

Pixel-level analysis Multidimensional data analysis
at high resolution

Some methods require significant
training and computational time

Community resources Accessible to non-experts Difficulty comparing data across platforms
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3 New Approaches to Analyze FLIM Data

3.1 Cell Classifiers

Several recent papers have developed machine learning tools to analyze FLIM images. Some
methods use standard labels to serve as ground truth to train algorithms that recognize specific
cell types based on FLIM. For example, Sagar et al.18 used an ANN to differentiate microglia
from other glia cell types in the brain based on label-free FLIM of reduced nicotinamide adenine
dinucleotide (phosphate), NAD(P)H [Fig. 2(a)]. Their approach identified microglia in cell cul-
ture mixed with other glial cells with a true positive rate >0.9. They also identified microglia in
fixed brain tissue with a true positive rate of 0.79. This is an important contribution because

Fig. 2 Advances in FLIM analysis. (a) FLIM of the intrinsically fluorescent metabolic co-factor
nicotinamide adenine dinucleotide (phosphate) [NAD(P)H] was combined with ANN-based
machine learning to differentiate microglia from other glia cell types in the brain. The two-expo-
nential decay lifetimes ðτ1; τ2Þ, weights ðα1; α2Þ, mean lifetime (τm ¼ α1τ1 þ α2τ2), and goodness-
of-fit (χ2) were used as input parameters to identify microglia in cell culture mixed with other glial
cells and in fixed brain tissue. Adapted with permission from Ref. 18. (b). Left panel: phasor plots of
fluorescence decays provide a visual distribution of fluorescence lifetimes and are derived from a
Fourier transformation of the fluorescence lifetime decay with unitless horizontal (G) and vertical
(S) axes.19 Here the phasor method was used to resolve the decay in each pixel of an image in live
cells or mouse liver tissues with two or more exponential components without prior knowledge of
the values of the components. Adapted with permission from Ref. 20. Right panel: spectral and
lifetime imaging of NAD(P)H and FAD was combined with unsupervised k -means clustering of
each pixel to identify regions within cells that have almost uniform metabolic properties. This
method detects the cellular mitochondrial turnover and the metabolic activation state of intracel-
lular compartments at the pixel level. Adapted with permission from Ref. 22. (c) FLIM and FRET
decays acquired through any method can be analyzed with open-source software packages to
quantify molecular changes and render images. These open-source packages include community
forums to educate non-experts and foster continuous development by experts. Images adapted
with permission from Refs. 26 and 27. References to all relevant papers for each section have
been noted.
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microglia are challenging to identify as most fluorescent labeling approaches cross-react with
other immune cell types, are often insensitive to activation state, and require the use of multiple
specialized antibody labels.

3.2 Pixel-Level Analysis

Alternatively, pixel-level analysis methods can be used to classify molecular features in a FLIM
image. The phasor approach plots the distribution of fluorescence lifetimes in a two-dimensional
frequency space, which provides an intuitive method to group pixels that belong to molecular
species of similar lifetimes.19 This approach has recently been expanded to automatically group
pixels for improved accuracy and unbiased analysis [Fig. 2(b), left panel].20 Specifically, the
decay in each pixel of an image with two or more exponential components was recovered with-
out prior knowledge of the values of the components using a graphical method for two compo-
nents and a minimization method for three components. This specific use of the phasor approach
is attractive because it can disentangle species with different lifetimes and spectra within the
same pixel.

Like the phasor approach, machine learning has been used to achieve fit-free estimates of
fluorescence lifetimes from decays on the pixel level,21 where simulated data were used to com-
pare a machine learning approach to standard fitting algorithms. The root-mean-squared-error,
which represents the difference between the reconstructed and measured decay traces, was
observed to be lower for the machine learning approach compared to the standard fitting algo-
rithm, including up to three-component analysis.

Fit-free analysis methods have also been developed for spectral-lifetime images. K-means
clustering was used to cluster subcellular pixels with metabolically distinct properties using
spectral and lifetime imaging of autofluorescence [Fig. 2(b), right panel].22 Two distinct clusters
were identified as regions that have almost uniform metabolic properties, including the cyto-
solic activation state and the mitochondrial activation state. Inhibition of glycolysis and the
electron transport chain confirmed the accurate isolation of these metabolically distinct clusters.
Furthermore, deep learning methods have been developed to disentangle spectral and lifetime
information on a pixel-wise basis. Intes et al.23 unmixed spectral and lifetime data using the
unmix multiple emissions (UNMIX-ME) algorithm. The algorithm was trained and validated
in silico and benchmarked against a conventional least-squared lifetime fitting method for three-
and four-exponential decays. UNMIX-ME was then used to monitor near-infrared FRET inter-
actions in vitro and in vivo. The same group developed a convolutional neural network for spec-
trally resolved fluorescence lifetime imaging with compressed sensing.24 This high compression
enables in vivo spectral-lifetime imaging at enhanced resolution, acquisition, and processing
speeds, without the need for experimental training datasets. This approach was validated in silico
and demonstrated in vivo and in vitro with acquisition times reduced from 2.5 h to 3 min at
99% compression.

3.3 Community Resources

One important component of FLIM analysis is dissemination to the community, standardization
across labs so that results can be compared, and integration of FLIM analysis with image and
data processing [Fig. 2(c)]. To address these needs, Gao et al.25 created FLIMJ, an ImageJ plugin
and toolkit that provides accessible image analysis workflows with FLIM data. FLIMJ offers
FLIM fitting routines with seamless integration with many other ImageJ components and the
option to extend features to create complex FLIM analysis workflows. FLIMJ routines can also
be used with Jupyter notebooks and integrate naturally with science-friendly programming (e.g.,
Python and Groovy). FLIMJ was demonstrated on lifetime-based image segmentation and image
colocalization with comparisons to standard FLIM analysis tools. Similarly, a Python software
package named flimview was developed to read, explore, manage, and visualize FLIM images.26

The flimview package is open source, with test data and documentation available on Github.
Other open source FLIM analysis software includes FLIMfit, which is an OMERO client to
analyze and visualize FLIM data,27 and FLIM-FRET analyzer, which provides automated analy-
sis of lifetime-based FRET images.28
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Table 1 summarizes some of the advantages and limitations of the analysis techniques
discussed.

4 Recent Applications of FLIM in Biology and Medicine

Numerous studies have used FLIM to understand molecular features of biological systems and
changes due to disease progression or drug treatment. Below are a few examples of autofluor-
escence FLIM, FLIM of exogenous molecular probes, and FLIM-FRET in the past year.

4.1 Autofluorescence FLIM Applications

FLIM of autofluorescence is attractive for clinical use because it provides label-free images of
tissue function. For cancer surgical guidance, Marsden et al. have developed a promising inte-
grated fiber-based autofluorescence FLIM and analysis tool, which can spectrally resolve col-
lagen, nicotinamide adenine dinucleotide (NADH), flavin adenine dinucleotide (FAD), and
porphyrins. This tool called FLImBrush can be used in the operating room to detect cancer
margins in a label-free manner and uses a deep learning-based image segmentation, block-
matching-based motion correction, and interpolation-based visualization. This allows for
real-time imaging and image processing to enable intraoperative imaging and surgical guidance,
as demonstrated on surgeries of head and neck cancer patients [Fig. 3(a), left panel].15 Additional
work to improve the overlay of the real-time FLIM images on the surgical field will yield an
exciting new tool for image guided surgery. Another application, fluorescence lifetime imaging
ophthalmoscopy (FLIO) has been in clinical use for 20 years.29 Recent advances by Vitale et al.
show that FLIO can detect an increase in autofluorescence lifetime in the diseased tissue of a
small cohort of patients with choroideremia, an ocular disease, compared to normal surrounding
tissue30 [Fig. 3(a), middle panel].

Autofluorescence FLIM of ex vivo tissues have also been investigated this year. Erkkila et al.
showed that FLIM of NAD(P)H, and protoporphyrin identify tumor margins in low- and high-
grade human gliomas31 [Fig. 3(a), right panel]. With a larger sample size, this promising result
could yield another useful imaging-based method for intraoperative guidance. Additional work
by Bower et al. imaged changes in NAD(P)H lifetimes and calcium transients in ex vivo mouse
brains and showed that there are significant differences in the NAD(P)H lifetime dynamics
between neurons and astrocytes.32

4.2 FLIM of Exogenous Molecular Probes

New studies have generated molecular probes with fluorescence lifetimes that are sensitive to
physical conditions, including new FLIM probes for protein concentration and cell cycle. Yi
et al. developed a small squarine dye with a fluorescence lifetime that changes depending
on serum albumin concentrations.33 Recent work in human ovarian cancer biopsies by Lin
et al.34 shows that this dye is sensitive to concentrations of human serum albumin (HSA), which
is a protein that is often concentrated near solid tumors [Fig. 3(b), left panel]. More importantly,
the dye shows differences in the HSA microenvironment between low- and high-grade serous
ovarian cancer in humans.

A novel fluorescence lifetime probe, FUCCI-Red, relies on the different fluorescence lifetimes
of the red proteins mCherry and mKate2.35 This all-red probe is an advancement over the standard
FUCCI probe that uses fluorescence spectral shifts between multicolored fluorescent proteins to
detect cell-cycle phases, thereby limiting the color channels available for multiplexed imaging.
The new FUCCI-Red capitalizes on lifetime shifts and enables multiplexed detection of cell cycle
information alongside autofluorescence FLIM on the single-cell level [Fig. 3(b), right panel].35

4.3 FLIM-FRET Applications

Finally, FLIM-FRET can capture extracellular and subcellular interactions on the nanoscale,
including several studies this year. For example, an FLIM-FRET pair of eGFP and mCherry,
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both tagged to histones, detected changes in chromatin architecture after induction of DNA
damage.36 This FLIM-FRET method provides spatiotemporal visualization of chromatin com-
paction-dynamics in living cells, which is technically difficult without the use of super resolution
microscopy because of the very small spatial scale on which chromatin compaction occurs
[Fig. 3(c), top panel].36,37 The FLIM-FRET method makes this analysis more accessible to labs
that do not have super resolution microscopes. Another novel FLIM-FRET detector uses an
eCFP-Citrine FRET pair tagged to a bacterial protein that changes conformation upon binding

Fig. 3 Examples of FLIM in biology and medicine. (a) Left panel: endogenous contrast applica-
tions include automated FLIM visualization using FLIMBrush on a clinical head and neck surgery
case. Adapted with permission from Ref. 15. Middle and right panels: FLIM detection of choroi-
deremia (middle)30 and brain tumors (right)31 are shown with stylized images that represent
changes observed in original publications. (b) Left panel: applications with exogenous contrast
include quantitative analysis of HSA concentrations in cryosection from a low-grade and high-
grade serous ovarian cancer patient, using the concentration dependent squarine dye (blue = high
[HSA], green = mid [HSA], red = low [HSA]). Adapted with permission from Ref. 34. Right panel:
FLIM of an ubiquitination-based dye, FUCCI-Red, which is a lifetime sensor of cell cycle state
(blue ¼ S∕G2∕M , green ¼ G1∕S, yellow ¼ G1) shown with stylized images representing
changes observed in original publication35 (c) Top panel: FRET-FLIM applications include a new
FLIM-FRET pair sensitive to chromatin compaction. Adapted with permission from Ref. 36.
Pseudocolored chromatin compaction maps of the cells in the top row according to the palette
defined below scaled between 2.5 ns (teal, 0% FRET, donor lifetime) and 2 ns (red, 21%
FRET, quenched donor). Bottom panel: intracellular glucose concentration imaged with a
FLIM-FRET pair.38 A shift toward red indicates higher intracellular glucose, which can be seen
in the glucose condition represented using stylized images. References to all relevant papers for
each section have been noted.
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to glucose [Fig. 3(c), bottom panel].38 This complex can be stably expressed in breast cancer
cells to detect single-cell heterogeneity of intracellular glucose concentrations, under multiple
culture conditions in vitro and in vivo. Intracellular glucose imaging of single cells provides an
exciting new tool to investigate metabolic heterogeneity and its effects on treatment response.

5 Conclusions

FLIM is a widely used tool for biomedical imaging and has advanced the field of microscopy in
the past few decades. In this perspective, we provided updates of innovations in FLIM within the
last year that we as experts in the field found compelling. These new developments have been
categorized into advances in instrumentation, new approaches to analyze FLIM data, and recent
applications of FLIM in biology and medicine. Recent updates to FLIM instrumentation include
faster acquisition speed, improved spatial resolution, and translation into the clinic. Rapid
advances in algorithms for FLIM analysis in the past year aim to improve image segmentation,
analysis speed, quantify multidimensional heterogeneity, and perform multiparametric investi-
gation. Additionally, there is an emphasis on open source FLIM analysis tools that can be inte-
grated into other data processing pipelines. These computational tools unravel spatial and
molecular features of cellular physiology that are not apparent with qualitative observation
of FLIM images. Some of the advantages and limitations of these new instrumentation and
analysis techniques are summarized in Table 1. Finally, autofluorescence FLIM has impacted
clinical care, while FLIM coupled with fluorescence lifetime probes can quantify chemical and
physical changes to molecules including changes in concentration, cell cycle, glucose, and
others. Overall, the numerous high-quality publications this year indicate that FLIM technolo-
gies, analysis, and applications will continue to develop, gain popularity, and impact biomedical
research.

Disclosures

The authors have no relevant financial interests in this manuscript and no potential conflicts of
interest.

Acknowledgments

The authors were supported by grants from the National Science Foundation (No. CBET-
1642287); Stand Up to Cancer (Nos. SU2C-AACR-IG-08-16 and SU2C-AACR-PS-18); the
National Institutes of Health (Nos. R01 CA185747, R01 CA205101, R01 CA211082, R21
CA224280, U01 TR002383, R37 CA226526, U01 EY032333, and P01 CA250972); and the
University of Wisconsin Carbone Cancer Center (Support Grant P30 CA014520 and the
UWCCC Pancreatic Cancer Taskforce).

References

1. R. Datta et al., “Fluorescence lifetime imaging microscopy: fundamentals and advances in
instrumentation, analysis, and applications,” J. Biomed. Opt. 25(7), 071203 (2020).

2. E. Gratton et al., “Fluorescence lifetime imaging for the two-photon microscope: time-
domain and frequency-domain methods,” J. Biomed. Opt. 8(3), 381–390 (2003).

3. E. Gratton, “Measurements of fluorescence decay time by the frequency domain method,” in
Perspectives on Fluorescence, pp. 67–80, Springer International Publishing (2016).

4. K. Suhling et al., “Fluorescence lifetime imaging (FLIM): basic concepts and some recent
developments,” Med. Photonics 27, 3–40 (2015).

5. K. Suhling et al., “Fluorescence Lifetime Imaging,” in Handbook of Photonics for
Biomedical Engineering, pp. 353–405, Springer, Netherlands (2017).

6. S. Karpf et al., “Spectro-temporal encoded multiphoton microscopy and fluorescence life-
time imaging at kilohertz frame-rates,” Nat. Commun. 11(1), 2062 (2020).

Datta et al.: Recent innovations in fluorescence lifetime imaging microscopy for biology and medicine

Journal of Biomedical Optics 070603-9 July 2021 • Vol. 26(7)

https://doi.org/10.1117/1.JBO.25.7.071203
https://doi.org/10.1117/1.1586704
https://doi.org/10.1016/j.medpho.2014.12.001
https://doi.org/10.1038/s41467-020-15618-w


7. M. J. Serafino, B. E. Applegate, and J. A. Jo, “Direct frequency domain fluorescence life-
time imaging using field programmable gate arrays for real time processing,” Rev. Sci.
Instrum. 91(3), 033708 (2020).

8. J. L. Lagarto et al., “Real-time multispectral fluorescence lifetime imaging using single pho-
ton avalanche diode arrays,” Sci. Rep. 10(1), 8116 (2020).

9. A. Ghezzi et al., “Multispectral compressive fluorescence lifetime imaging microscopy with
a SPAD array detector,” Opt. Lett. 46(6), 1353–1356 (2021).

10. V. Zickus et al., “Fluorescence lifetime imaging with a megapixel SPAD camera and neural
network lifetime estimation,” Sci. Rep. 10(1), 20986 (2020).

11. J. C. Thiele et al., “Confocal fluorescence-lifetime single-molecule localization micros-
copy,” ACS Nano 14(10), 14190–14200 (2020).

12. N. Oleksiievets et al., “Wide-field fluorescence lifetime imaging of single molecules,”
J. Phys. Chem. A 124(17), 3494–3500 (2020).

13. L. M. Hirvonen et al., “Lightsheet fluorescence lifetime imaging microscopy with wide-field
time-correlated single photon counting,” J. Biophotonics 13(2), e201960099 (2020).

14. R. Li et al., “Digital scanned laser light-sheet fluorescence lifetime microscopy with wide-
field time-gated imaging,” J. Microsc. 279(1), 69–76 (2020).

15. M. Marsden et al., “FLImBrush: dynamic visualization of intraoperative free-hand fiber-
based fluorescence lifetime imaging,” Biomed. Opt. Express 11(9), 5166–5180 (2020).

16. J. L. Lagarto et al., “Real-time fiber-based fluorescence lifetime imaging with synchro-
nous external illumination: a new path for clinical translation,” J. Biophotonics 13(3),
e201960119 (2020).

17. K. Morimoto et al., “Megapixel time-gated SPAD image sensor for 2D and 3D imaging
applications,” Optica 7(4), 346–354 (2020).

18. M. A. K. Sagar et al., “Machine learning methods for fluorescence lifetime imaging (FLIM)-
based label-free detection of microglia,” Front. Neurosci. 14, 931 (2020).

19. M. A. Digman et al., “The phasor approach to fluorescence lifetime imaging analysis,”
Biophys. J. 94(2), L14–L16 (2008).

20. A. Vallmitjana et al., “Blind resolution of lifetime components in individual pixels of
fluorescence lifetime images using the phasor approach,” J. Phys. Chem. B 124(45),
10126–10137 (2020).

21. S. Guo et al., “FLIM data analysis based on Laguerre polynomial decomposition and
machine learning,” J. Biomed. Opt. 26(2), 022909 (2021).

22. G. Bianchetti et al., “Label-free metabolic clustering through unsupervised pixel
classification of multiparametric fluorescent images,” Anal. Chim. Acta 1148, 238173
(2021).

23. J. T. Smith, M. Ochoa, and X. Intes, “UNMIX-ME: spectral and lifetime fluorescence
unmixing via deep learning,” Biomed. Opt. Express 11(7), 3857–3874 (2020).

24. M. Ochoa et al., “High compression deep learning based single-pixel hyperspectral macro-
scopic fluorescence lifetime imaging in vivo,” Biomed. Opt. Express 11(10), 5401–5424
(2020).

25. D. Gao et al., “FLIMJ: an open-source ImageJ toolkit for fluorescence lifetime image data
analysis,” PLoS One 15(12), e0238327 (2020).

26. M. C. Kind et al., “flimview: a software framework to handle, visualize and analyze FLIM
data,” F1000Res. 9(574), 574 (2020).

27. S. C. Warren et al., “Rapid global fitting of large fluorescence lifetime imaging microscopy
datasets,” PLoS One 8(8), e70687 (2013).

28. J. Kim et al., “FLIM-FRET analyzer: open source software for automation of lifetime-based
FRET analysis,” Source Code Biol. Med. 12(1), 1–3 (2017).

29. L. Sauer et al., “Fluorescence lifetime imaging ophthalmoscopy: autofluorescence imaging
and beyond,” Eye 35(1), 93–109 (2021).

30. A. S. Vitale et al., “Fluorescence lifetime imaging ophthalmoscopy (FLIO) in patients with
choroideremia,” Transl. Vis. Sci. Technol. 9(10), 33 (2020).

31. M. T. Erkkila et al., “Macroscopic fluorescence-lifetime imaging of NADH and proto-
porphyrin IX improves the detection and grading of 5-aminolevulinic acid-stained brain
tumors,” Sci. Rep. 10(1), 20492 (2020).

Datta et al.: Recent innovations in fluorescence lifetime imaging microscopy for biology and medicine

Journal of Biomedical Optics 070603-10 July 2021 • Vol. 26(7)

https://doi.org/10.1063/1.5127297
https://doi.org/10.1063/1.5127297
https://doi.org/10.1038/s41598-020-65218-3
https://doi.org/10.1364/OL.419381
https://doi.org/10.1038/s41598-020-77737-0
https://doi.org/10.1021/acsnano.0c07322
https://doi.org/10.1021/acs.jpca.0c01513
https://doi.org/10.1002/jbio.201960099
https://doi.org/10.1111/jmi.12898
https://doi.org/10.1364/BOE.398357
https://doi.org/10.1002/jbio.201960119
https://doi.org/10.1364/OPTICA.386574
https://doi.org/10.3389/fnins.2020.00931
https://doi.org/10.1529/biophysj.107.120154
https://doi.org/10.1021/acs.jpcb.0c06946
https://doi.org/10.1117/1.JBO.26.2.022909
https://doi.org/10.1016/j.aca.2020.12.048
https://doi.org/10.1364/BOE.391992
https://doi.org/10.1364/BOE.396771
https://doi.org/10.1371/journal.pone.0238327
https://doi.org/10.12688/f1000research.24006.1
https://doi.org/10.1371/journal.pone.0070687
https://doi.org/10.1186/s13029-017-0067-0
https://doi.org/10.1038/s41433-020-01287-y
https://doi.org/10.1167/tvst.9.10.33
https://doi.org/10.1038/s41598-020-77268-8


32. A. J. Bower et al., “High-speed label-free two-photon fluorescence microscopy of metabolic
transients during neuronal activity,” Appl. Phys. Lett. 118(8), 081104 (2021).

33. R. Yi et al., “Fluorescence enhancement of small squaraine dye and its two-photon excited
fluorescence in long-term near-infrared I&II bioimaging,” Opt. Express 27(9), 12360–
12372 (2019).

34. F. Lin et al., “Human serum albumin gradient in serous ovarian cancer cryosections mea-
sured by fluorescence lifetime,” Biomed. Opt. Express 12, 1195–1204 (2021).

35. M. V. Shirmanova et al., “FUCCI-Red: a single-color cell cycle indicator for fluorescence
lifetime imaging,” Cell. Mol. Life Sci. 78, 3467–3476 (2021).

36. J. Lou et al., “Phasor histone FLIM-FRET microscopy quantifies spatiotemporal rearrange-
ment of chromatin architecture during the DNA damage response,” Proc. Natl. Acad. Sci.
U. S. A. 116(15), 7323–7332 (2019).

37. Z. Liang et al., “Quantifying nuclear wide chromatin compaction by phasor analysis of
histone Forster resonance energy transfer (FRET) in frequency domain fluorescence lifetime
imaging microscopy (FLIM) data,” Data Brief 30, 105401 (2020).

38. H. Kondo et al., “Single-cell resolved imaging reveals intra-tumor heterogeneity in glycoly-
sis, transitions between metabolic states, and their regulatory mechanisms,” Cell Rep. 34(7),
108750 (2021).

Rupsa Datta is an assistant scientist in the Skala Lab at Morgridge Institute for Research,
Madison. She graduated from University of California, Irvine, with a PhD in biomedical engi-
neering. Trained in fluorescence lifetime imaging microscopy, her research entails employing
optical imaging techniques to study cancer, specifically, to decipher the influence of stroma in
development and progression of pancreatic cancer and thereby devise new approaches to cancer
therapy.

Amani Gillette is currently completing her PhD in biomedical engineering at the University of
Wisconsin –Madison, in the Skala Lab at Morgridge Institute for Research. Her research focuses
on employing metabolic autofluorescence imaging to better understand the effects of targeted
disruptions to metabolic pathways in cancer cells and analysis of mitochondria using label free
imaging.

Matthew Stefely is a graphic designer at the Morgridge Institute for Research in Madison,
Wisconsin. He received his BS degree in biochemistry from the University of Wisconsin –

Madison in 2015 and a master’s degree in molecular and cell biology and certificate in graphic
design from the University of California, Berkeley, in 2019. He specializes in data visualization,
scientific illustration, and visual communication of scientific concepts.

Melissa C. Skala received her BS degree in physics at Washington State University in 2002, her
MS degree in biomedical engineering (BME) at the University of Wisconsin –Madison in 2004,
and her PhD in BME at Duke University in 2007. Her postdoctoral training was also in BME at
Duke University (2007 to 2010). She started her lab at Vanderbilt University. She is now an
investigator at the Morgridge Institute for Research and a professor of BME at the University
of Wisconsin – Madison.

Datta et al.: Recent innovations in fluorescence lifetime imaging microscopy for biology and medicine

Journal of Biomedical Optics 070603-11 July 2021 • Vol. 26(7)

https://doi.org/10.1063/5.0031348
https://doi.org/10.1364/OE.27.012360
https://doi.org/10.1364/BOE.415456
https://doi.org/10.1007/s00018-020-03712-7
https://doi.org/10.1073/pnas.1814965116
https://doi.org/10.1073/pnas.1814965116
https://doi.org/10.1016/j.dib.2020.105401
https://doi.org/10.1016/j.celrep.2021.108750

